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Abstract
Background: The permeabilization of mitochondrial membranes is a decisive event in apoptosis or necrosis
culminating in cell death. One fundamental mechanism by which such permeabilization events occur is the
calcium-induced mitochondrial permeability transition. Upon Ca
2+-uptake into mitochondria an increase in inner
membrane permeability occurs by a yet unclear mechanism. This leads to a net water influx in the mitochondrial
matrix, mitochondrial swelling, and finally the rupture of the outer membrane. Although already described more
than thirty years ago, many unsolved questions surround this important biological phenomenon. Importantly,
theoretical modeling of the mitochondrial permeability transition has only started recently and the existing
mathematical models fail to characterize the swelling process throughout the whole time range.
Results: We propose here a new mathematical approach to the mitochondrial permeability transition introducing
a specific delay equation and resulting in an optimized representation of mitochondrial swelling. Our new model is
in accordance with the experimentally determined course of volume increase throughout the whole swelling
process, including its initial lag phase as well as its termination. From this new model biological consequences can
be deduced, such as the confirmation of a positive feedback of mitochondrial swelling which linearly depends on
the Ca
2+-concentration, or a negative exponential dependence of the average swelling time on the
Ca
2+-concentration. Finally, our model can show an initial shrinking phase of mitochondria, which is often
observed experimentally before the actual swelling starts.
Conclusions: We present a model of the mitochondrial swelling kinetics. This model may be adapted and
extended to diverse other inducing/inhibiting conditions or to mitochondria from other biological sources and
thus may benefit a better understanding of the mitochondrial permeability transition.
Background
In 1976 Hunter, Haworth and Southard described a cal-
cium induced non-specific increase in the permeability
of the mitochondrial inner membrane of isolated beef
heart mitochondria, which they termed mitochondrial
permeability transition (MPT) [1]. Such a permeability
transition is lethal because it results in the release of
death inducing molecules from and/or in metabolic fail-
ure of mitochondria [2]. Since then a plethora of studies
have dealt with this phenomenon studying the mechan-
istic, molecular and pharmacological aspects of the
MPT [3]. Major findings were the discovery that the
MPT could be inhibited by submicromolar concentra-
tions of the immunosuppressant drug cyclosporine A
(Cys A) [4] and the electrophysiological characterization
of the MPT as mediated by a pore/channel-like struc-
ture [5,6]. As had been realized early on, the increased
permeability of solutes towards the matrix space causes
an osmotically driven water influx [1]. The concomitant
extension of the mitochondrial inner membrane ("swel-
ling”) leads to a matrix transition from the aggregated
to the orthodox state [1], culminating in the permeabili-
zation and rupture of the outer mitochondrial mem-
brane [7-9]. Despite these findings important issues
concerning the MPT have remained unanswered or con-
troversial. It is for instance a matter of continuous
debate which components exactly build up the MPT
pores [3,10-12].
To improve the understanding of the kinetics and
complex interdependences of the MPT process,
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recently with two conceptually different approaches.
One is mainly oriented on a detailed biochemical and
biophysical description of mitochondrial molecular pro-
cesses such as the mitochondrial respiration, ion
exchanges, the mitochondrial transmembrane potential,
etc. [13,14]. For each of these processes an equation is
created which are combined in a system of nonlinear
ordinary differential equations including a number of
variables (e.g. the amount of Ca
2+ in the mitochondrial
matrix, pH-value, or the inner transmembrane poten-
tial). The specific advantage of this approach is that it
can reproduce the three different states of the pores:
closed, open in the low-conductance mode, or open in
high-conductance mode. However, this model does not
display the time course of pore opening and lacks a
major feature, the irreversible swelling upon volume
increase, and thus it is inadequate for simulating mito-
chondrial swelling.
The other modeling approach attempts to directly
represent mitochondrial swelling. It focuses on the basic
kinetic process, thus it is mathematically and numeri-
cally comparatively easier to handle. It has only one [15]
or two [16] equations and concentrates on the rate of
increase of the number of swollen mitochondria, largely
ignoring the details of the underlying biochemical pro-
cesses. Despite the simplifications this approach can
produce a more accurate picture of the uptake of cal-
cium in the mitochondrial matrix, which can be directly
compared with the experimental data. To our knowl-
edge, Massari [15] created the first model of this kind
assuming first order kinetics. A great advantage of this
model is that it can be solved explicitly due to its lower
mathematical complexity in contrast to the above men-
tioned approaches. A drawback of this model - as partly
mentioned already in [15] and later pointed out also in
[16] - is that it fails to account for the initial lag phase
in mitochondrial swelling. In agreement with these
reports we have observed that the Massari model espe-
cially fits the end, the “tail” of the swelling curves, but
misses their starting phases. The reason for this is the
assumption in the derivation of the model, according to
which the logarithm of the volume of mitochondria
(L(t)) changes linearly during the swelling process. In
fact, this linearity only occurs once most of the actual
swelling is done (see Figure 1). Recently Baranov et al.
[16] presented an elaborate model, which provides a
good simulation of the swelling on a longer time scale. It
consists of two differential equations - one for the
amount of calcium and one for the ratio of swollen mito-
chondria. The authors take into consideration that the
Ca
2+-uptake by mitochondria occurs in several steps with
different reaction rates. However, their simulations con-
centrate on the middle part of the experimental swelling
curves, and unfortunately do not explain the above men-
tioned “tail”. The change of the parameters is tested and
discussed in dependence of various inducers and inhibi-
tors, but the variation of parameter values with increasing
amount of Ca
2+-addition was not examined.
Experimental studies of the swelling process often use
populations of isolated mitochondria, in which the swel-
ling process is initiated by the addition of inducing sub-
stances, naturally and in our experiments Ca
2+.
Quantitative analysis of the kinetic parameters of this
process enables a deeper understanding of the underly-
ing processes, a comparison between different mito-
chondrial populations, or renders information about the
effect of potential drugs. Thus, it is of importance to
develop a mathematical model, based on the known
major functional properties of the process, which allows
to analyse these parameter values. Reconciling the
model with experimental data during the development
process allows model optimization, and by this also
helps in understanding the overall process.
The aim of our study is to develop a mathematical
model allowing to analyse the kinetics of the complete
swelling process. Based on experimental data, we
assume that three subpopulations of mitochondria with
different volumes exist: non-swollen, swelling and mito-
chondria that have completely finished the swelling. The
first and the last group have constant mean volumes,
depending only on their source and the medium. The
mean volume of swelling mitochondria additionally
depends on the characteristics of the swelling process,
which could be influenced e.g. by properties and con-
centrations of added substances. The onset and the time
course of the swelling typically varies between the mito-
chondria of different sources [17-19], caused e.g. by dif-
ferent sensitivity to inducers.
The dynamical behaviour of the total volume of the
mitochondrial population, i.e. the integrated volume of
all subpopulations of mitochondria, are analysed experi-
mentally by their light scattering behaviour.
Swelling inducers (or inhibitors) directly or indirectly
act on the PTP. Transfer of the externally applied sub-
stances into and accumulation within the mitochondria
as well as the evolution of their possibly multistep activ-
ity are main causes of the delay phase, typically found
between application and the start of the swelling pro-
cess. As an example, Ca
2+is transferred via the calcium
uniporter into the mitochondria [10], and induces mito-
chondrial swelling via the binding to an opening-indu-
cing Ca
2+-binding site on the matrix side of
mitochondria [10].
Our model is based on the above described subpopu-
lation behaviour and delay, and consists of one differen-
tial equation which can be explicitly solved and one
additional delay equation. After showing that our model
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dynamics for mitochondria from rat livers, parameter
values were estimated. We found a positive feedback in
the swelling process mediated by Ca
2+.O u rm o d e li s
also capable of explaining the initial, short-term shrink-
ing of mitochondria preceding the actual swelling as was
documented for example in [20,7] and [17].
Taken together, this new model provides an optimized
characterization of the swelling process and constitutes
ab a s ef o rt h ef u t u r es t u d yo ft h eM P T ,e . g .i nm i t o -
chondria from other organs or species. As mentioned
above, mitochondria from different organs (liver, heart,
brain) have different sensitivity to permeability inducers
and hence different swelling behavior. With the help of
our model these differences can be quantified and better
understood. Furthermore, although we have focused on
Ca
2+-induced swelling here, the model does not explici-
tely refer to the Ca
2+-concentration, thus this model is
also applicable to other inducers of MPT pore opening,
like heavy metals, peroxides etc., or for the study of
effects of diverse MPT-inhibitors. We present prelimin-
ary results comparing the swelling of liver and kidney
mitochondria, as well as the comparison of Ca
2+ and
Hg
2+-induced swelling in liver mitochondria.
Methods
Experimental procedures
Mitochondria were isolated from rat livers of the LPP
rat strain (ATP7B (+/-), [21]). Animals were housed in
plastic cages with wooden fiber bedding (Lignocel-fiber
(Rettenmaier&Söhne, Rosenberg, Germany). The ani-
mals were maintained in a room at 25°C and 30 - 40%
Figure 1 Swelling curves and the development of the logarithmic volume and absorbance. Lt vol
Vp V
Vp Vt  







 
ln
0 ,w h e r eV0 is
the initial volume before swelling, Vp the final volume after swelling, and V (t) the volume at time t. Similarly,
Lt abs
AA p At
At A p A  
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


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0
0
, where A0 is the initial, Ap the final absorbance, and A(t) the absorbance at time t. Both Lvol(t) and Labs(t)
were obtained from the experimental data. The vertical dotted lines show the end of the swelling, the slanted dashed lines are the best linear
approximations to the curves.
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Page 3 of 13humidity on a 12 h light/dark cycle. Water and Altro-
min 1314 diet (Altromin, Lage, Germany) was given ad
libitum. Animals were killed under ether anesthesia by
exsanguination through the vena cava and the liver was
flushed with icecold saline through the portal vein. All
animals were treated under the guidelines for the care
and use of laboratory animals of the Helmholtz Zentrum
München according to the FELASA (Federation of the
European Laboratory Animal Science Associations).
Isolation of rat liver mitochondria
Mitochondria were isolated by differential centrifugation
according to standard protocols. Briefly, freshly removed
liver tissue was cut into pieces and homogenized with a
glass teflon homogenizer in isolation buffer (5 mM TES,
3 0 0m Ms u c r o s e ,0 . 2m ME G T A ,p H7 . 2w i t hK O H ) .
Homogenates were cleared from debris and nuclei by
two times centrifugation at 800 g (10 min at 4°C). Mito-
chondria were pelleted from the supernatants at 9000 g
(10 min at 4°C), washed two times at 9000 g (10 min,
4°C) and resuspended in isolation buffer.
MPT measurements of isolated rat liver mitochondria
MPT-induced osmotic swelling of freshly isolated rat
liver mitochondria suspensions upon Ca
2+-addition was
routinely measured by light scattering at 540 nm in a
micro-plate absorbance reader (μ-Quant™, Bio-Tek, Bad
Friedrichshall, Germany) over a period of 60 min at RT.
T h ef i n a la s s a yv o l u m ew a s2 0 0μl, containing mito-
chondria at 0.5 mg/ml in “standard swelling buffer” (10
mM MOPS-Tris pH 7.4, 200 mM sucrose, 5 mM succi-
nate, 1 mM Pi,1 0μME G T Aa n d2μMr o t e n o n e ) .C s A
(5 μM) was added 4 min before Ca
2+. Alamethicin as
MPT-inducing agent was used at 1 μg/mg mitochondrial
protein. Intactness of the mitochondrial preparations
was routinely checked by standard respiratory
measurements.
Optical density measurements of swollen and unswollen
mitochondria
We tested for a linear relationship between optical den-
sity readings and altering ratios of swollen, i.e. calcium
treated mitochondria and control mitochondria. Thereto
isolated rat liver mitochondria were treated with high
dose calcium (300 μM) to ensure complete swelling [7].
Subsequently treated and untreated control mitochon-
dria were purified by free flow electrophoresis as
described in [22]. Purified control mitochondria and
Ca
2+-swollen mitochondria (termed M2 mitochondria in
[22]), were mixed at different ratios and optical readings
performed at 260 nm.
Computational methods
For the computations we used Matlab (The Math-
works®). The simulated volume curves were linearly
rescaled to the optical density measurements and then
the parameter values were optimized with least squares
using the Nelder-Mead simplex method [23].
Results
In this study we aimed at the development of a mathe-
matically straightforward model which describes the
mitochondrial swelling process quantitatively.
Mathematical model
The model is based on the observation that mitochon-
dria vary concerning their sensitivity for swelling induc-
tion by stimuli as Ca
2+ [22]. We model the time
progress of the swelling with two equations for two vari-
ables. Let X(t) denote the fraction of mitochondria that
is swollen or has started swelling at time t (0 ≤ X(t) ≤ 1)
and V (t) the average volume of mitochondria at time t.
Obviously X(0) = 0. Let Xp be the ratio of swollen mito-
chondria after the whole swelling process is done (Xp <
1). Let V0 and Vp denote the volume of unswollen and
totally swollen mitochondria, respectively.
The permeability transition process can be described
via the initial value problem
d
d
Xt
t
Xt a X t b X X t p

        ’ (1)
X 00  , (2)
where a and b are parameters, in accordance with the
experimental data. This form allows first and second
order kinetics as well, depending on whether a =0 ,a n d
proved to be general enough. We also tested for the
possibility of different orders, replacing the first factor
on the right-hand side by a(X(t))
r + b and leaving r as a
parameter, but the optimal value for r turned out to be
always close to 1 (between 0.6 and 1.6), and the error
term in the fitting to the data was only insignificantly
better than the one obtained by assuming r =1 .
It can be seen with the separation of variables that the
explicit solution of (1) is:
Xt X
Xp
b
a
Xp
b
a
aXp bt
p   

  










1
exp ( )
. (3)
Equation (3) shows that X(t) is monotone increasing
with one inflection point (changing from convex to con-
cave) and that lim lim
t p Xt X
   . The solution is also
robust in the sense that the rate of convergence is
exponential.
We split up the mitochondrial volume V (t)i n t ot h r e e
different subpopulations, V1, V2 and V3.W i t ht h ed e l a y
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mitochondrion, we have
Vt X t V p 1    
Mitochondria that finished swelling complete ely until 
Mitochondria 
tt
V t Xt Xt k V k p

      

 2 01 ,
t that have started swelling after   and hence are not fu t  l lly
swollen; they only come up to a fix percentage of the f final volume
Mitochondria that did not ye
Vt X t V 30 1     
t t start swelling at time t
By taking
Xt t   :0 0 for (4)
we obtain
Vt Xt V X t X t k V Xt V pp              () ( ) . 1 0 (5)
The parameter k determines the average volume of the
mitochondria which are swelling. Naturally, k cannot be
arbitrarily close to 0, it has a positive lower bound
depending on the experimental setting (type of mito-
chondria, Ca
2+-concentration, inhibitors, etc.). Setting
the average volume to kVp necessarily leads to a small
break of the curve at t = τ. This results from the fact
that the right-hand side derivative of X(t)a tt =0i s
limt!0+ X’(t)=bXp and hence limt!τ+ V’(t) - limt!0τ-
V’(t)=bXpVp(1 - k). Nevertheless, the size of the break
tends to 0 as b ! 0. As most of our experiments
showed rather low and almost invariant values for b,w e
could largely eliminate the break. Instead of considering
only 3 discrete sub-populations of mitochondria,
describing the fraction of swelling mitochondria by a
term which integrates the volumes of a population of
continuously swelling mitochondria over time could
avoid the break, but this solution turned out to be
hardly numerically treatable, hence we worked with the
above defined V1, V2 and V3.
Xp, V0 and Vp are constants in the model, a, b, k and τ
are the parameters.
Modeling results
Parameter estimation by the experimental data
A prerequisite to apply the volume equation to the light
scattering measurements is the knowledge of the rela-
tion between the optical density and the fraction of
swollen mitochondria. In agreement with findings
reported by Baranov et al.[ [ 1 6 ] ,p .6 6 7 ,F i g u r e1 ]a n d
Petronilli et al. [[7], p. 21940, Figure 2] we have deter-
mined this relation to be linear (see Figure 2).
The difference in optical density observed between the
untreated and the fully swollen mitochondria compared
t ot h ed e c r e a s eo fo p t i c a ld e n s i t yd u r i n gt h eC a
2+-
induced swelling leads to the conclusion that only a
relatively low percentage of mitochondria did not swell.
T h a ti sw h yw ec h o s et h ee s t i m a t e dv a l u eXp =0 . 9 ,
which is higher than the values used in [15]. Massari
et al. have reported incomplete mitochondrial swelling
upon calcium induction and therefore determined the
value of Xp by adding alamethicin after the Ca
2+.T h e i r
rationale was that alamethicin acts as a pore forming
Figure 2 Optical density measurements for different concentrations of swollen - unswollen mitochondria. Isolated rat liver mitochondria
were treated with high dose calcium (300 μM) to ensure complete swelling [7]. Subsequently treated and untreated control mitochondria were
purified by free flow electrophoresis as described in [22]. Purified control mitochondria and Ca
2+-swollen mitochondria (termed M2 mitochondria
in [22]), were mixed at different ratios and optical readings performed at 260 nm. The numbers below the columns show the ratio of unswollen/
swollen mitochondria in percentages.
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ling due to a direct induction of a harsh osmotic imbal-
ance between all mitochondria and their surrounding
media. In contrast to these observations, we did not find
a difference in the extent of mitochondrial swelling
induced by either alamethicin (at 1 μg/mg mitochondrial
protein) or calcium at higher concentrations (see Figure
3). A possible reason for this discrepancy may be a shorter
observation time of the swelling process in the study of
Massari et al. indicating that the calcium-dependent
Figure 3 Comparison of light scattering values of swollen mitochondria induced by Ca
2+ and alamethicin. Relative optical density values
at 540 nm of rat liver mitochondrial suspensions upon swelling induction by calcium or alamethicin after 60 min. OD values of CsA/Ca
2+-treated
(i.e. swelling inhibited) mitochondria after 60 min served as control and were set to 100%; n is the number of independent biological repeats.
Figure 4 Simulated swelling curves and experimental data. The color lines with the + signs are the swelling curves from the experiments at
different Ca
2+-concentrations (40 - 140 μM). The solid black lines are the corresponding rescaled numerical approximations of the volume (V (t))
obtained from the model. V (t) was rescaled linearly (cf. Methods - Optical density measurements) considering the highest and lowest values of
the measured light scattering data and the corresponding simulated volume curve, respectively.
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set as V0 = 1.2 ml/mg protein and Vp = 1.7 ml/mg protein
[14].
It is worth mentioning that the chosen values of the
constants Xp, V0,a n dVp do not significantly modify the
outcome of the simulations, because of the linear rescal-
ing to the optical density measurements as mentioned
in the Methods section. Thus, a change of these values
would change neither the shape of the volume nor that
of the simulated swelling curves. Furthermore, although
optimal values for these parameters may differ slightly
from the chosen ones, their mathematical dependence
(e.g. exponential/linear) would not change.
Simulated swelling curves
Figure 4 shows the experimental data and the rescaled
simulated volume curves for various Ca
2+-concentra-
tions and Table 1 shows the optimal parameter values.
W ef o u n da na c c u r a t ef i to ft h ev o l u m ec u r v e sa n dt h e
measurements. As the simulation assumes a second
order behaviour, a positive feedback loop exists within
the system.
Parameter values
Parameter b is a background swelling coefficient, i.e. it
represents the swelling rate which is induced by the
starting stimulus (here addition of Ca
2+). In contrast to
a, which reflects a positive feedback within the swelling
process, it shows no clear correlation with the amount
of added Ca
2+ over a wide range (see also Discussion).
Therefore b is assumed to be constant in the following.
In this way we can decrease the number of the neces-
sary parameters. The error of the approximation hardly
changed at all after fixing b to b = 0.021, the mean of
all b but those of the two highest Ca
2+concentrations
(see Table 1). Simulation showed that the general out-
come is not sensitive to slight variations of b (data not
shown).
The use of fixed b was further supported by resulting
in more consistent values of a, k and τ as indicated by
minimized least square errors on their regression curves
(see below).
Parameter k represents the mean volume of mitochon-
dria during their swelling process. Higher values of k
thus indicate a faster volume increase in the beginning
of the swelling process compared to the end, e.g. a less
convex/more concave swelling curve of single mitochon-
dria, lower values may even indicate a transient shrink-
ing (see below). With fixed b the parameter k shows a
very slow exponential increase with increasing Ca
2+-con-
centration (data in Table 1, figure not shown). We
obtained the formula k = 0.692 + 0.0137 * exp(0.0218 1/
μM·[Ca]) with a relative least squared error of 0.0027.
Whereas with increasing Ca
2+ k shifted only weakly
and thus might not be overinterpreted, a more signifi-
cant, probably linear correlation of Ca
2+ with a exists
(see Figure 5, a = 0.00297 1/μM·[Ca] + 0.0333, relative
least squared error: 0.1775). The delay term τ decreases
exponentially with Ca
2+ (see Figure 6, τ =8 3 . 7m i n · e x p
(-0.0293 1/μM·[Ca]), relative least squared error: 1.7097)
(for explanation of these parameters see Discussion).
Summarized, our model proposes two aspects of swel-
ling induced by Ca
2+:aw i d e l yC a
2+-independent part,
describing a first order (linear) swelling process (para-
meter b) and a second part, reflecting the positive feed-
back loop (parameter a).
Initial shrinking of mitochondria
As shown for example in [20,7,17] and [25] at high
Ca
2+-concentrations, mitochondria may go through a
short phase of initial shrinking before the actual swelling
begins. A possible explanation for this mitochondrial
contraction may be a calcium uptake induced decrease
in the transmembrane potential causing an increased
respiration activity and a concomitant alteration of the
mitochondrial structure. Our model shows this phenom-
enon with the changing of parameter k, the average
volume of the swelling mitochondria. Figure 7 shows
volume curves for different values of k.O b v i o u s l y ,a
value of k with kVp < V0 means that the mitochondria
first shrink, thus loose from the initial volume V0,t h e n
a fast swelling follows to reach the final volume Vp.I n
other words, in mitochondria induced to volume change
(here incorrectly called “swelling mitochondria”)s h r i n k -
ing dominates swelling. It might happen e.g. by a longer
duration of the shrunk stage, followed by a brief actual
swelling, or by a fast and large volume drop in the
beginning followed by a jump back to the swollen
volume. Thus, in average the volume of the transform-
ing mitochondria is smaller than that of the unswollen.
P l e a s en o t et h a takVp > V0 does not exclude an initial
shrinking, but indicates a domination of partly swollen
mitochondria over shrunk at a certain time. Our model
Table 1 Optimized model parameters with fixed
b ≡ 0.021.
Ca
2+ τ a k err Δ err
40 μM 25.7510 0.1174 0.7341 1.7233e-03 +1.01e-03
50 μM 18.0899 0.1882 0.7370 8.5859e-04 +1.31e-04
60 μM 15.4921 0.1965 0.7362 7.6069e-04 +1.35e-04
70 μM 13.7992 0.2257 0.7442 1.3933e-03 +7.30e-04
80 μM 7.1833 0.3194 0.7657 2.5434e-03 +8.77e-07
90 μM 6.5893 0.3734 0.7971 3.7028e-03 +5.38e-05
100 μM 2.2030 0.3182 0.7831 4.5558e-03 +5.27e-06
110 μM 2.0000 0.3660 0.8596 5.4100e-03 +3.20e-04
120 μM 2.0000 0.3513 0.8854 5.7481e-03 +4.35e-04
130 μM 1.9999 0.3967 0.9300 6.9423e-03 +5.51e-04
140 μM 1.8418 0.4554 0.9694 8.5506e-03 +7.98e-04
The Table shows the optimal parameter values in case we keep the value of b
fixed. err is the least squares error, Δ err shows the difference in the least-
squares error between the models with fixed and variable b.
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reality observed, although mechanistically not yet fully
understood initial shrinking.
Other organs, different inducers
We tested the model with other organs and inducers.
Figure 8 presents the comparison of the swelling of liver
a n dk i d n e ym i t o c h o n d r i ad u et ot h es a m es t r e n g t ho f
Ca
2+-induction along with the optimal parameter values.
As can be seen, the approximation by the model
produces very accurate results, although the swelling
curves are quite different. The difference results from
differing τ and k values, while the optimal values for a
and b are almost identical, which refers to differing
delay/Ca
2+-takeup time but similar feedback mechanism
in the two organs.
Figure 9 shows the comparison of the swelling of liver
mitochondria due to Ca
2+ and due to Hg
2+ induction
with the optimal parameter values. Here all the
Figure 5 Dependance of rate parameter a on the added Ca
2+. Linear regression formula for parameter a for varying Ca
2+-concentrations: a
= 0.00297 1/μM·[Ca] + 0.0333. The relative least squared error is 0.1775. The value of parameter b is fixed at b = 0.021.
Figure 6 Dependance of swelling time τ on the added Ca
2+. Linear regression formula for parameter τ for varying Ca
2+-concentrations: τ =
83.7 min·exp(-0.0293 1/μM·[Ca]). The relative least squared error is 1.7097. The value of parameter b is fixed at b = 0.021.
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Page 8 of 13Figure 7 The effect of k on the shape of the volume curve. Fraction of swollen mitochondria X(t) and volume development V (t)f r o mt h e
model corresponding to different parameters k. Parameters: a = 0.7, b = 0.02, τ =5 .
Figure 8 Comparison of swelling of liver and kidney mitochondria. The blue + signs form the swelling curve from the swelling experiment
with 50 μMC a
2+ in liver, the red + signs with the same amount in kidney. The solid black lines are the corresponding rescaled numerical
approximations of the volume (V (t)) obtained from the model. Optimized parameter values: for liver τ = 16.2803, a = 0.2544, b = 0.0118, k =
0.7360; for kidney: τ = 24.6519, a = 0.2522, b = 0.0193, k = 0.8859. Relative least squared error 7.8132e-04 for liver and 9.0954e-04 for kidney.
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Page 9 of 13parameter values are almost identical, except for the
feedback rate a, which is close to 0 in case of Hg
2+.
Thus, in contrast to Ca
2+,H g
2+-induced swelling does
not involve a feedback effect.
Clearly, further studies have to substantiate these pre-
liminary results.
Discussion
Although the mitochondrial permeability transition is an
important biochemical process [3], the details of which
are not yet fully understood, the experimentally
observed swelling process can be completely displayed
by the present model, including a time delay (which
probably mainly reflects a signal transfer process), a sec-
ond order kinetics (positive feedback) and three classes
of mitochondria (unswollen, swelling, swollen) as well.
The model is mathematically straightforward, yet
explains the swelling process throughout the whole
r a n g em o r ea c c u r a t e l yt h a no t h e rm o d e l s .T h ep a r a -
meters of the model change in a well-determined way,
consistent with the corresponding Ca
2+-concentrations.
The introduction of second order kinetics and the
delay term are major features of the model. The former
one is reflected in parameter a and can be interpreted
as follows.
A tt h ee n do ft h es w e l l i n gp r o c e s s ,o n c et h ep o r e s
irreversibly open, not only the formerly uptaken Ca
2+
gets re-released, but also the natural Ca
2+-depot within
the mitochondria, resulting in an additional increase of
external Ca
2+-concentration and thus a faster swelling of
other mitochondria. This starts a chain-reaction of swel-
ling among mitochondria. Importantly, such a feedback
mechanism was shown to occur in vivo [26-28]. It con-
stitutes probably at least the main base of the found
positive feedback loop, and Parameter a describes the
strength of such a positive feedback loop. This interpre-
tation is supported by the positive relation between a
and the starting concentration of Ca
2+ (a = 0.00297
1/μM · [Ca] + 0.0333). A further proof of this is the
slower swelling with insignificant parameter value a
experienced with another inducer, Hg
2+ (see Figure 9).
As mentioned in the Results section, the delay term τ
decreases exponentially with the amount of calcium.
This behaviour probably is governed by signal transfer
processes: a high amount of extramitochondrial Ca
2+
results in a faster arrival of amounts of Ca
2+ in the
mitochondria (via the Ca
2+-uniporter) and thus a faster
binding of Ca
2+ to the factors inducing the mitochon-
drial permeability transition. The quantitative and quali-
tative dependency on exogenous Ca
2+ can be expected
to vary between different types of mitochondria, e.g. in
depending on number and properties of transmembrane
Ca
2+-transporter, the Ca
2+-buffer properties of the
matrix and Ca
2+-binding places at the pores. Figure 8
shows how the different sensitivity of liver and kidney
mitochondria with respect to Ca
2+ can be accounted for
by differing τ and k values. Currently, it cannot be
decided whether τ decreases because all mitochondria
swell faster with higher Ca
2+-concentrations, or only a
(more sensitive) subpopulation starts earlier swelling.
The importance and advantage of second order
kinetics and delay become obvious if we compare the
model with the one that lacks these. By removing these
terms (setting a = 0 and τ = 0) the intermediate volume
Figure 9 Comparison of swelling induced by Ca
2+ and Hg
2+ in liver mitochondria.T h eb l u e+s i g n sf o r mt h es w e l l i n gc u r v ef r o mt h e
swelling experiment with 50 μMC a
2+ in liver, the red + signs with 20 μMH g
2+ in liver. The solid black lines are the corresponding rescaled
numerical approximations of the volume (V (t)). Optimized parameter values: for Ca
2+ τ = 16.2803, a = 0.2544, b = 0.0118, k = 0.7360; for Hg
2+ τ
= 16.5391, a = 0.0546, b = 0.0410, k = 0.6995. Relative least squared error 7.8132e-04 for Ca
2+ and 1.0289e-03 for Hg
2+.
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Page 10 of 13Figure 10 Experimental data and simulated swelling curves with the assumption of linear kinetics (a =0 )a n dn od e l a y( τ =0 ) .T h e
color lines with the + signs are the swelling curves from the experiments at different Ca
2+-concentrations (40 - 140 μM). The solid black lines
are the corresponding rescaled numerical approximations of the volume (V (t)) obtained from the model assuming linear kinetics and no delay.
Parameter b and the starting points of the approximations were optimized.
Figure 11 Development of the logarithmic volume according to the experiments and simulations. Lt vol
Vp V
Vp Vt  







 
ln
0 ,
where V0 is the initial volume before swelling, Vp the final volume after swelling, and V (t) the volume at time t. Green line obtained from the
experiments, red line from the model assuming linear kinetics, blue line from the model assuming quadratic kinetics.
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Page 11 of 13V2 disappears and we get back the model described in
[15]. Figure 10 shows the best fit of these simulations to
the experimental data (cf. Figure 4). Another sign of the
advantage of the new terms is the significantly better
correspondence with the logarithmic volume mentioned
in the Backgrounds section (see Figure 11). Obviously,
the dynamics of swelling is, despite the complexity of its
regulation, a rather simple, almost one-phase process,
which is, once started, governed by the positive feedback
via Ca
2+-release. Only at very high (> 140 μM) Ca
2
+-concentrations, the delay seems to vanish (data not
shown). However, this probably is caused by experimen-
tal limitations. At high Ca
2+-concentration the reaction
rate is higher. Due to technical restrictions, some data
are lost until the actual measurements start, thus omit-
ting the delay. Here one can get a very good estimate
assuming that there is no delay at all, which means τ =
0. In this marginal case our volume formula (5) agrees
with the one in [15], thereby confirming the statement
in [16], that it gives a good approximation for saturating
Ca
2+-levels. However, the transport processes naturally
will need some time, even at high Ca
2+-loads, thus the
total lack of a delay does not reflect the real situation.
We also noticed that at very high external Ca
2+-con-
centration, if we did not keep the value of the parameter
b fixed, but rather let it vary freely in the optimization,
then the values of b shifted higher (accompanied by a
slightly sharper break in the curves, as expected). This
may indicate the possible onset of an additional process
in dynamics of swelling, possibly an additional positive
feedback at high Ca
2+-concentration.
It occurred to us that there are certain limitations in
our model. As mentioned above, since we take the aver-
age of the volume over the whole mitochondrial popula-
tion, currently the model cannot distinguish between
subpopulations with different swelling behavior. An
attempt to represent this phenomenon with a different
m o d e lw i t ha ni n t e g r a lf o r m u l ah a sb e e nm a d ei n
(Eisenhofer S, Hense BA, Tookos F, Zischka H: Model-
ing the volume change in mitochondria, submitted).
Also, because of the rescaling of the optical density data,
possible differences in the levels of the final optical den-
sity values after swelling at present cannot be explained
(as seen in Figure 9 or comparing data from different
animals). This issue needs to be addressed in further
studies, especially regarding various inducers. Due to its
nature the model cannot explain the exact biological
mechanism of the feedback process, nevertheless the
comparison with other inducers/inhibitors sheds light
on some of its characteristics. Such a comparison also
allows to quantify the differences in the swelling. This is
of vital importance because depending on the inducer
the extent and duration of permeability transition deci-
des whether a cell dies, and if so, whether by apoptosis
or necrosis [29]. Therefore the parameters have to
be determined and compared in a mathematically
exact way, which goes beyond a mere experimental
comparison.
Conclusions
A mathematical model of the MPT swelling process was
developed, which accurately corresponds with the experi-
mental data of the full swelling process. The model
unveils a positive feedback behaviour of the swelling pro-
cess and enables a quantitative understanding of the
swelling process itself. It will be applied in studies of
mitochondria which deviate in behaviour from the Ca
2
+-induced swelling. The application of the model to such
data with the necessary change of parameter values will
shed light on the biological properties of the mitochon-
dria that are causative for these differences. Shifts of a
for example would indicate differences concerning the
positive feedback, possibly due to other amounts of Ca
2+
stored in the mitochondria. As the model is general in
the sense that it is not designed for an induction by Ca
2+
only, it allows to quantitatively analyze and compare
effects of other swelling inducers or inhibitors as well.
A partial differential equation has also been created
based on equation (1). This reaction-diffusion equation
will give more insight into the spacial dynamics, making
it possible to analyze the positive feedback and the local
changes of the Ca
2+-concentration.
Acknowledgements
The authors wish to thank Josef Lichtmannegger and Daniela Hamöller for
their invaluable help with the experiments and Christina Kuttler for fruitful
discussions of the modeling part.
Author details
1Institute of Biomathematics and Biometry, Helmholtz Zentrum München,
German Research Center for Environmental Health, Ingolstädter Landstrasse
1, 85764 Neuherberg, Germany.
2Mathematics Centre of the Technischen
Universität München, Boltzmannstrasse 3, 85748 Garching, Germany.
3Institute of Toxicology, Helmholtz Zentrum München, German Research
Center for Environmental Health, Ingolstädter Landstrasse 1, 85764
Neuherberg, Germany.
Authors’ contributions
HZ and SS performed the experiments. SE and FT designed the
mathematical model. SE did the computer simulations. HZ, BH and FF
helped coordinating the work and analyzing the model. BH and FT prepared
the first draft of the manuscript. All authors read and approved the final
version of the manuscript.
Competing interests
The authors declare that they have no competing interests.
Received: 22 January 2010 Accepted: 11 March 2010
Published: 11 March 2010
References
1. Hunter DR, Haworth RA, Southard JH: Relatonship between configuration,
function, and permeability in calcium-treated mitochondria. J Biol Chem
1976, 251:5069-77.
Eisenhofer et al. BMC Research Notes 2010, 3:67
http://www.biomedcentral.com/1756-0500/3/67
Page 12 of 132. Green DR, Kroemer G: The pathophysiology of mitochondrial cell death.
Science 2004, 305:626-9.
3. Bernardi P, Krauskopf A, Basso E, Petronilli V, Blalchy-Dyson E, Di Lisa F,
Forte MA: The mitochondrial permability transition from in vitro artifact
to disease target. Febs J 2006, 273:2077-99.
4. Crompton M, Ellinger H, Costi A: Inhibition by cyclosporin A of a
Ca2+-dependent pore in heart mitochondria activated by inorganic
phosphate and oxidative stress. Biochem J 1988, 255:357-60.
5. Sorgato MC, Keller BU, Stuhmer W: Patch-clamping of the
innermitochondrial membrane reveals a voltage-dependent ion channel.
Nature 1987, 330:498-500.
6. Szabo I, Zoratti M: The mitochondrial megachannel is the permeability
transition pore. J Bioenerg Biomembr 1992, 24:111-7.
7. Petronilli V, Cola C, Massari S, Colonna R, Bernardi P: Physiological effectors
modify voltage sensing by the cyclosporin A-sensitive permeability
transition pore of mitochondria. J Biol Chem 1993, 268:21939-45.
8. Heiden Vander MG, Chandel NS, Williamson EK, Schumacker PT,
Thompson CB: Bcl-xL regulates the membrane potential and volume
homeostasis of mitochondria. Cell 1997, 91:627-37.
9. Brenner C, Grimm S: The permeability transition pore complex in cancer
cell death. Oncogene 2006, 25:4744-56.
10. Saris NE, Carafoli E: A historical review of cellular calcium handling, with
emphasis on Mitochondria. Biochemistry (Mosc) 2005, 70:187-94.
11. Baines CP, Kaiser RA, Sheiko T, Craigen WJ, Molkentin JD: Voltage-
dependent anion channels are dispensable for mitochondrial-dependent
cell death. Nat Cell Biol 2007, 9:550-5.
12. Grimm S, Brdiczka D: The permeability transition pore in cell death.
Apoptosis 2007, 12:841-55.
13. Selivanov VA, Ichas F, Holmuhamedov EL, Jouaville LS, Evtodienko YV,
Mazat JP: A model of mitochondrial Ca(2+)-induced Ca(2+) release
simulating the Ca(2+) oscillations and spikes generated by
mitochondria. Biophys Chem 1998, 72:111-21.
14. Pokhilko AV, Ataullakhanov FI, Holmuhamedov EL: Mathematical model of
mitochondrial ionic homeostasis: three modes of Ca(2+) transport.
J Theor Biol 2006, 243:152-69.
15. Massari S: Kinetic analysis of the mitochondrial permeability transition.
J Biol Chem 1996, 271:31942-8.
16. Baranov SV, Stavroskaya IG, Brown AM, Tyryshkin AM, Kristal BS: Kinetic
model for Ca(2+)-induced permeability transition in energized liver
mitochondria discriminates between inhibitor mechanisms. J Biol Chem
2008, 283:665-76.
17. Berman SB, Watkins SC, Hastings TG: Quantitative biochemical and
ultrastructural comparison of mitochondrial permeability transition in
isolated brain and liver mitochondria: evidence for reduced sensitivity of
brain mitochondria. Exp Neurol 2000, 164:415-425.
18. Brustovetsky N, Brustovetsky T, Purl KJ, Capano M, Crompton M,
Dubinsky JM: Increased susceptibility of striatal mitochondria to calcium-
induced permeability transition. J Neurosci 2003, 23:4858-4867.
19. De Marchi U, Campello S, Szabo I, Tombola F, Martinou JC, Zoratti M: Bax
does not directly participate in the Ca(2+)-induced permeability
transition of isolated mitochondria. J Biol Chem 2004, 279:37415-37422.
20. Beatrice MC, Stiers DL, Pfeiffer DR: Increased permeability of mitochondria
during Ca2+ release induced by t- butyl hydroperoxide or oxalacetate.
The effect of ruthenium red. J Biol Chem 1982, 257:7161-7171.
21. Ahmed S, Deng J, Borjigin J: A new strain of rat for functional analysis of
PINA. Mol Brain Res 2005, 137(1-2):63-69.
22. Zischka H, Larochette N, Hoffmann F, Hamoller D, Jagemann N,
Lichtmannegger J, Jennen L, Muller-Hocker J, Roggel F, Gottlicher M,
Vollmar AM, Kroemer G: Electrophoretic Analysis of the mitochondrial
outer membrane rupture induced by permeability transition. Anal Chem
2008, 80:5051-5058.
23. Lagarias JC, Reeds JA, Wright MH, Wright PE: Convergence properties of
the Nelder-Mead simplex method in low dimensions. SIAM J Opt 1998,
9:112-147.
24. Brustovetsky N, Brustovetsky T, Jemmerson R, Dubinsky JM: Calcium-
induced Cytochrome c release from CNS mitochondria is associated
with the permeability transition and rupture of the outer membrane.
J Neurochem 2002, 80:207-218.
25. Andreyev A, Fiskum G: Calcium induced release of mitochondrial
cytochrome c by different mechanisms selective for brain versus liver.
Cell Death and Differ 1999, 6:825-832.
26. Ichas F, Jouaville LS, Mazat JP: Mitochondria are excitable organelles
capable of generating and conveying electrical and calcium signals. Cell
1997, 89:1145-1153.
27. Jouaville LS, Ichas F, Mazat JP: Modulation of cell calcium signals by
mitochondria. Mol Cell Biochem 1998, 184:371-376.
28. Wood PG, Gillespie JI: Evidence for mitochondrial Ca(2+)-induced
Ca(2+)-release in permeabilised endothelial cells. Biochem Biophys Res
Commun 1998, 246:543-548.
29. Berridge MV, Herst PM, Lawen A: Targeting mitochondrial permeability in
cancer drug development. Mol Nutr Food Res 2009, 53:76-86.
doi:10.1186/1756-0500-3-67
Cite this article as: Eisenhofer et al.: A mathematical model of
mitochondrial swelling. BMC Research Notes 2010 3:67.
Submit your next manuscript to BioMed Central
and take full advantage of: 
• Convenient online submission
• Thorough peer review
• No space constraints or color ﬁgure charges
• Immediate publication on acceptance
• Inclusion in PubMed, CAS, Scopus and Google Scholar
• Research which is freely available for redistribution
Submit your manuscript at 
www.biomedcentral.com/submit
Eisenhofer et al. BMC Research Notes 2010, 3:67
http://www.biomedcentral.com/1756-0500/3/67
Page 13 of 13